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A study of parameter trade-o s with ReSTIR for low-cost rendering and high-quality
reflections

YUHAN WANG

Department of Computer Science and Engineering

Chalmers University of Technology and University of Gothenburg

Abstract

It is the aim of this thesis to conduct a thorough analysis related to the e ects of
parameters on render e ciency or image quality of Path Tracing algorithm known
as ReSTIR. In this case, the paper is based on the prior algorithms like ReSTIR,
ReSTIR GI, and ReSTIR PT, and provides an integrated viewpoint. The analysis
begins by first clearly explaining the ReSTIR algorithm before conducting an ex-
tensive examination regarding its multiple parameters influencing it provided speed.
As a result, considerable exchanges between/among these parameters and rendering
modes are bound to occur. So, the goal is to balance the e ciency gains and quality
of the images produced with a ray tracing supported GPU. In this case, therefore,
we have employed plots in determining the best values for parameters that dramat-
ically a ect the e ciency and image quality of ReSTIR real time rendering. These
are all beneficial in mapping which parameters need tuning in order to yield specific
renderings. In conclusion, this thesis provides a clear insight about the influence
of parameters in ReSTIR (PT) at render e ciency and quality. Such recommen-
dations suggest improvement strategies for di erent facets of the algorithm, which
0 er prospects for increasing the runtime rendering speed and the quality of images
in ReSTIR-based systems.

Keywords: Computer, graphics, computer graphics, global illumination, ReSTIR,
ray tracing.
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1

Introduction

The field of computer graphics is as old as several decades now, but it is only
in the last few decades that it has matured. The subject of computer graphics
developed in the early 1960s when scientists began searching for the method of image
rendering and visualization by using computer equipment. Ivan Sutherland designed
Sketchpad in 1963 a system which allowed users to draw and manipulate graphical
figures with light pen[1]. This became the first tool for interactive computer graphics.
On the other hand the sphere of global illumination based on the concept of ray
tracing begun in early 1960s with the work of Arthur Appel[2]. Ray tracing is the
process of calculating the paths of light rays which are projected through the scene
of view and from the eye of the viewer as a fallback for reflection, refracting or
indirect lighting.

During the seventies, wireframe modeling and 2D graphics were the main objects of
researchers and developers interests. New graphics standards such as GKS (Graphi-
cal Kernel System) and later, PHIGS (Programmers Hierarchical Graphics System)
were instrumental in supporting common API interfaces to construct 2D graphics in-
terfaces[3][4]. Other advancements included the identification of the raster graphics
displays, and the coming up with of the scanline algorithms for rendering. Although
the idea of radiosity was first suggested in the late seventies and in early eighties,
with e orts made towards its utilization as a means of global illumination. Radiosity
is more concerned with the calculation of the energy transfer equation in a scene
by taking into account of the di use interreflection of light sources. The radiosity
method was adopted for modeling of the distant and secondary lights in large and
static environments.

The year 1980 was the beginning of a higher paradigm for 3D graphics and geomet-
ric modelling. The increase of capabilities of algorithms for hidden surface removal
which can represent real values, such as Z-bu er, allowed for more realistic ren-
dering[5]. Phong shading model that was developed by Bui Tuong Phong in 1973
was also an extension to the Lambertian reflectance model and became popular
for realistic representation of surface reflection and lighting[6]. Organization and ad-
vancement of the AutoCAD modeling software and the solidity modeling approaches
were some of the factors that inspired the advancement and use of computer-aided
design (CAD). At the same time, researchers began devising Monte Carlo methods
for using global illumination, thus bringing those stochastic procedures for modeling
the properties of light. Lighting techniques like path tracing, for example, use Monte
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1. Introduction

Carlo integration so that rather than calculating predefined light path contributions,
path samples are randomly selected and their contributions are accumulated.

The earlier decade at the 1980s and 1990s recorded developments in the rendering
methods. The technique whereby Whitted introduced in 1979 known as recursive
ray tracing meant that the illumination of objects within the virtual scene could be
accurately predicted by tracing rays that originated from the camera[7]. With the
help of radiosity algorithms, possibilities for employing accurate global illumination
e ects became realistic. In 1986, James Kajiya further advanced the concepts of
ray tracing by proposing that of a path tracing which is a sort of Monte Carlo
integration[8]. Path tracing replicates each light path from the camera to the object
and computes direct and reflected paths and indirect illumination specially specular
reflection.

In 1996, Henrik Wann Jensen introduced a new approach known as the photon map-
pingthis makes use of global illumination e ects through a two pass algorithm[9].
Although photon shooting can cast a great number of photons and obtain details of
photon traversal through geometry, using a precomputed photon map to estimate in-
direct illumination significantly reduces the number of photons needed to achieve the
desired caustics and bounces while keeping computation e cient. In the late 1990s,
bidirectional path tracing was invented by Eric Veach, which forms the strengths of
path tracing and photon mapping[10]. Bidirectional path tracing is more e cient,
as it unlinks light path from both the virtual camera and the light sources, allowing
for a more realistic simulation of interactions between light that bounces around a
scene in addition to other complex transport phenomena.

Subsequently, in a number of years, the research study directed its attention towards
the e ectiveness and speed of global illumination algorithms. Some of these methods
include progressive refinement, adaptive sampling and importance resampling that
were created to o er better performance and quality by directing more computation
towards the areas of firmographic data that needed it most. In 2005, Justin F.
Talbot for his master thesis[11] introduced a new invented algorithm Importance
Resampling for Global Illumination. It is considered the basis of many subsequent
works, and the closest in terms of subject to our work is ReSTIR, described by
Benedikt Bitterli et al in 2020[12]. More works for instance ReSTIR GI by Ouyang
et al. 2021[13], ReSTIR PT by Dagqi Lin et al. 2022[14] built on ReSTIR and aimed
at exploring more prospects for obtaining or improving the ReSTIR.

Our work relies on all the related works of ReSTIR family, trying to find out if there
is any way to improve the e ciency of rendering, and learn more about the tradeo
of rendering, in order to compare all the algorithms which is related with rending
time, quality of images and so on.
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1. Introduction

1.1 Background

1.1.1 Global IHlumination

Global lighting also termed as Global illumination is a group of methods used in
computer graphics to mimic how light behaves around objects and on surfaces of
a scene. It strives to create genuine and convincing lighting environments thereby
taking into consideration the innate properties of light in regard to its interaction
with objects and bounces o surfaces.

While using conventional techniques of computer graphics, simple models of lighting
such as the Phong model or the Blinn-Phong model can be employed[15]. These
models contain the direct lighting from light sources like point lights or a directional
light source but it does not incorporate on indirect lighting which is luminosity that
is reflected from a surface and bounces to other part of scene.

While walkthrough algorithms are focused only on trying to simulate the direct
lighting, there are some other algorithms called 'Global illumination algorithms’
which try to simulate both the direct and the indirect lighting e ects. It includes how
they interpret the contact of light on di erent surfaces di usely reflecting surfaces,
smoothly reflecting surfaces and transparent surfaces where light gets transmitted
through objects made of translucent materials. Direct lighting is supplemented
through global illumination techniques which in turn improves the render scenes
taking into consideration the indirect lighting.

There are several approaches to global illumination, including:

Ray tracing: Ray tracing is a tool that calculates realistic path of a ray of light in
the modeled scene. For each of the pixels on the camera, it follows the rays and then
determines the point at which these rays will intersect with the objects in the scene.
Global illumination can be calculated using recursive ray tracing While reflecting or
refracting a ray inside the scene. However, it can be a very lengthy and unreasonably
time-consuming process at times owing to the computational complexity.

Radiosity: This method is known as radiosity, as it deals with the exchange of
light between several objects. It portrays the scene as numerous compartments and
determines the quantity of light energy transferred between them. Due to color
bleeding the indirect lighting of the scene is accurately computed using radiosity
algorithms which actually solve a set of linear equations to determine the energy
distribution between the surfaces.

Photon mapping: It is a technique of two operations where simulation of light is
done through a technique called photon mapping where photons are traced in the
scene. In the energy estimation pass, photons are emitted starting from light sources
and accumulated in a data structure referred to as the photon map. In the second
pass, the generated photons are then used to approximate the amount of illumination
introduced at a particular point on the surface, inclusive of direct as well as bounced
light.

Path tracing: For definitions and further details of path tracing, refer to the section
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1. Introduction

"Introduction to Monte Carlo Techniques’; path tracing is fundamentally the process
of simulating light by tracing rays through the scene. It simplifies the complex task
of the ray tracing by improving it by adding features of global illumination. Path
tracing works for a ray and computes which way it goes, reflecting on other objects
or passing through them and adding indirect illumination. The overall estimated
solution converges to a more accurate solution as the number of samples increases;
however, it uses a lot of time in computation.

Global illumination algorithms, on the other hand, attempt to capture both di-
rect and indirect lighting e ects. They take into account how light interacts with
the environment, including di use reflection, specular reflection, and transmission
through translucent materials. By considering indirect lighting, global illumination
techniques enhance the realism of rendered scenes.

1.1.2 Path Tracing

Path tracing is an important rendering technique which involves the computation of
radiance by following the paths of the light through a scene model and calculating
how objects and surfaces within the model a ect them. It is one of the most widely
used, physically-realistic rendering techniques for simulating light and Rendered
Global Hlumination. The history of path tracing development can be traced back
to several key milestones:

Theoretical Foundation: The beginning of path tracing can be traced to the work
of James Kajiya who proposed the technique in 1986 in his paper[8]. The paper
elucidates the algebraic coupling underlining the process of light transport through
a scene and the incoming radiance detected by a camera.

Early Path Tracing Implementations: Computer graphics enthusiasts along with
researchers explored the ideas of path tracing and implemented them on early com-
puter systems during the last decades of the twentieth century and the early part
of the twenty-first century. These implementations served as a verification of the
theoretical ideas addressed and a proof of concept of path tracing as a plausible
means of render realistic images.

Advancements in Monte Carlo Integration: Looks at the technical setup of path
tracing and how path tracing utilises Monte Carlo integration methods for sampling
and approximations of light sources. The advance of better algorithms for generat-
ing samples and reducing variance using importance sampling and Russian roulette
made path tracing much more e cient.

Distribution Ray Tracing: Distribution ray tracing which was proposed by Eric
Veach and Leonidas J. Guibas in 1995 [16][17] extended the line of thinking and
used probability distributions to decide where the rays should be directed for tracing
the light paths. This technique enhances path tracing by approximating the path
distribution with an empirical probability distribution from the causality of the
paths.

Bidirectional Path Tracing: BDPT can be credited to Henrik Wann Jensen, added
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1. Introduction

in 1996[18], this approach extended the abilities of path tracing by incorporating
paths from secondary light sources (eye paths) and paths from the primary light
sources (light paths). BDPT is a hybrid of both approaches and works best in those
situations where the ray intersects numerous objects with di erent illumination and
geometrical configurations.

Progressive Refinement and Real-Time Path Tracing: For a long time, researchers
have invested e orts in method to render or optimize path tracing in real time
interaction or in real time. The techniques like progressive photon mapping as
well as progressive photon beams are rendering tools that make room for further
enhancement or addition of path tracing outcome in iterative ways making the
process of rendering very interactive and much faster.

Due to the fast pace of the evolution in the field of computer graphics, the researchers
and developers are always in the process of certain innovations in terms of improve-
ments and extensions of the algorithms and techniques of path tracing, which can
find its application in film making, video games, visualization, etc.

1.1.3 Reservoir Resampling

Reservoir resampling, as its name suggests is a sampling technique in computer
graphics and other domains in which, a set of a given number of distinct elements
have to be selected out of a large set. Especially, if the size of the source set
cannot be defined before or if the elements should be selected non-systematically
and impartially. Reservoir sampling also makes the probability of choosing every
single element that is present in the initial set uniform.

The idea here is that reservoir resampling is done to retain a reservoir initially kept
as an empty one with its capability equivalent to the sample size desired. Elements
are added one by one in the reservoir until all the elements of the given list have
been inserted into it. Again when the reservoir is filled up, the subsequent elements
substitute existing elements with a given probability where all the components are
weighted equally in-order to be in the sample.

The algorithm for reservoir resampling can be summarized as follows:

Start with a reservoir of capacity k, about which the size k of the final sample is
wanted. For each element encountered in the original set:

If the reservoir is not full, add the element to the reservoir in case it will be holding
many such elements.

If the reservoir is full, target an element randomly, remove it from the stream and
insert the new element with the probability, k/n where n is the number of elements
seen up to now.

Continue this process until all elements in the original set have been processed.

Reservoir resampling means that for every element in the set, there is an equal
probability that the element is selected in the final sample. This property can be
potentially utilized in a number of ways, including using it to: conduct Monte Carlo
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1. Introduction

experiments, which require random sampling; derive samples that represent specific
populations; or create random permutation sequences.

In relation to computer graphics application, reservoir resampling can be used in
other methods such as ReSTIR where it is used to resample spaces and give esti-
mations of indirect lighting contributions. It enables the selective control of specific
light paths that should be retained when generating images and also serves to control
noise and variance in the images.

1.1.4 Shift mapping

In path reuse algorithms pixel color is evaluated according to reusing of path samples
with pixel with help of other pixels. Similar to ReSTIR and RIS, the formulation
that Bekaert et al.[19] provides also has the paths and the samples transformed
according to the same domain transform matrix at some point of the construction
of their approximation equation. Meanwhile, some later work[20] is opening to
various integration domains, as well as explicitly defines shift mappings to map
paths between them. However, this better reuses the complex light transport paths
such as specularity of glass and mirrors.

Shift mappings were first used in gradient-domain rendering, used in image recon-
struction [21] [22] where the image is reconstructed in terms of discrete image gradi-
ents which are computed by subtracting a path contribution from its copies shifted
into neighboring pixel. Many shift mappings have been proposed: continuing the
first rough vertex [22], manifold exploration shifts [22] and half-vector copying [21]
for specular transport, random number replay [21] [23] [24] and many more impor-
tant additions, including bidirectional path tracing [25], photon mapping [26][27],
for participating media [26], the connection and merging of vertices [28], as well
as spectral rendering [29]. Our literature review revealed that shift mappings and
gradient-domain rendering are better understood with the recent survey by Hua et
al. from 2019. Another related idea is path perturbations and shift mappings used
in Metropolis Light Transport [30][31]and local QMC exploration[32].

1.2 AIms

Here, a list of problems that the primary focus of this thesis is going to be working
on can be seen: In this paper, we will determine the competency and speed of
the ReSTIR algorithm within the utilitarian low-cost rendering paradigm that is
imperative for real-time or interactive rendering. It is also possible to analyze the
changes in di erent configurations of ReSTIR when regarding rendering quality and
performance, particularly as to reflections in the scene.

The following parameters of ReSTIR will be explored for their ability to impact
the accuracy and rate of convergence as applied to the estimation of indirect light,
while keeping in mind the level of precision needed for rendering realistic lighting.
One other approach is to come up with ways to identify the best approach to set
the parameters of ReSTIR so that the reflections are as accurate as possible while

6



1. Introduction

at the same time overcoming the number of rays, spatial, and temporal rates of
re-sampling that is used.

Furthermore, we can match ReSTIR with other total reflection techniques like basic
path tracing or screen-space reflection approaches based on the visualization quality,
computational complexity, and importance for scenes with complicated reflections.
It is also useful to o er practical suggestions and rules for the parameter choices
in ReSTIR to pick an optimal level of rendering quality in low-cost rendering ap-
proaches and the maximal speed of image computations.

1.3 Questions

One of the questions of this thesis is to find out several parameter values for real-time
ReSTIR techniques that can e ciently handle dynamic lighting and reflections. This
problem necessitates a fundamental knowledge of the ReSTIR concepts alongside
finding new approaches to deal with real-time issues that may be encountered during
the process. The task comprises designing and testing the algorithm on which the
technique is based through a prototype.

Because often the problem of global illumination is quite comprehensive, certain
aspects of the problem might have to be omitted by this thesis. It will be centered
mostly around tweaking settings to achieve an optimum and usable realtime Gl
mode, and not every feature, while things like high-detail caustics might be omitted.
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Related Work

2.1 ReSTIR

ReSTIR is a real-time global illumination algorithm that seeks to estimate and
accurately compute pixel-importance-based light transport for dynamic and inter-
active scenes. It was initially proposed as a research paper by NVIDIA researchers
Benedikt Bitterli et al., in 2020 and has attracted attention for its capability to
e ciently provide high-quality Gl solutions in real-time. [12]

Still modern techniques like path tracing might be time-consuming, especially in
scenes where objects and lights are in constant motion or when changes in the scene
are to be rendered in real-time. ReSTIR addresses this challenge by combining ideas
from two di erent techniques: ordinally correlated /discriminated resampling (from
spatiotemporal resampling); and resampled importance sampling.

ReSTIR looks much more attractive because its crucial benefit is that it performs
well in terms of dynamic scenes. Here the computation is performed only on the
important paths while the least important paths are sampled using a very basic data
structure called reservoir and thus it does not take hours to render a frame but it is
real-time capable and generates beautiful looking global illumination e ects. How-
ever, ReSTIR is only the basis of many ReSTIR algorithms, for example, ReSTIR
GI[13], ReSTIR PT[14] etc. And its implementation and performance, which are
discussed above, might be di erent in one or other scene and depending on di erent
choices.

2.2 ReSTIR Gl

This method called ReSTIR GI was developed by Ouyang et al. in 2021 [13]. The
algorithm introduced in this paper is a dedicated path-sampling method that can
be used for indirect lighting and is well suited for highly parallel GPU architectures.
While ReSTIR proposes an algorithm for the spatial and temporal resampling in
the screen space, it is heavily based on the resampling of multi-bounce indirect light
paths, which are computed through path tracing. This method enables dissemina-
tion of useful information concerning excessive or scarce supply of lighter points as
a function of time and as a function of the pixel coordinates in the picture. There-
fore, with using this algorithm, a large number of possible errors that arise from
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2. Related Work

more common path-tracing techniques can be neglected. Strikingly, ReSTIR Gl
showcases those improvements with merely one sample per pixel per frame in the
di erent test scenes, where the decrease in the mean squared error (MSE) varies
between 9.3x and 166x. In addition, when utilized in conjunction with denoiser, it
allows for the creation of accurate path-traced global illumination at real-time frame
rates on modern GPUs.

2.3 ReSTIR PT

ReSTIR PT (Reservoir-based Spatial-Temporal Importance Resampling Path Trac-
ing) is a kind of further advanced global illumination method that uses the advantage
of the importance sampling in the e ciency while using the advantage of the path
tracing in precision. It aims at rendering globally illuminated scenes in real-time
with high photorealism by employing global illumination techniques.

Standard methods of configuring path tracing, while very e ective, are often time-
consuming, particularly in instances where numerous lamps and other objects are
arranged in complex configurations. ReSTIR PT presents a reservoir-based method
that samples and resamples light paths depending on their importance, which is
essential for e cient computation and real-time usage.

When importance sampling, which funnels computations into important path space,
is integrated with path tracing, which closely models light transport in scenes, it
yields interactive-quality global illumination in interactive ReSTIR PT. It is most
e ective and e cient in scenarios such as real-time rendering and small-unit gaming
and simulations that require frequent human interactivity.

2.4 Other Work

However, there are also some other research works on ReSTIR and several other
related works of the direction. In 2021, Guillaume Boissé[33] proposed a technique
of estimating the importance sampling when rendering light sources from arbitrary
vertices along the eye path in the spatiotemporal domain, which is also based on
reservoirs but operates in the world space. The structure of this specific multinomial
distribution allows for the stochastic reuse of neighboring reservoirs in space and time
while making e cient resampling of reservoirs across the time-space domain at any
spatial location easily achievable.

In more detail, in 2022, Xander Hermans formulated Voxel ReSTIR, an algorithm
inherited from ReSTIR as proposed herein was designed to work with voxel worlds
and experimented with ReSTIR[34]. The experimentation was done intensively, by
the author of this paper, to assess the e cacy of utilizing various algorithms in
development given a range of environments to work under. Those results spoke
for themselves and clearly demonstrated that both the point light and area light
algorithms presented by the author outperformed ReSTIR in terms of both speed
and image quality when the two packages were tested under the same conditions.

10
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More surprisingly, the authors algorithm is nicely fit for the GPU implementation,
therefore, it has the potential to reach near real-time performance with consumer
hardware.

In the same year, another algorithm, namely Decorrelating ReSTIR Samplers via
MCMC Mutations, was proposed by Sawhney et al.[35] Researchers proposed this
algorithm after they had realized that the e ciency of the ReSTIR algorithm had
some gaps. Notably, the random shedding of cross samples often led to gross cor-
relation distortions if the spatial and temporal dimensions were not controlled, and
premier reservoirs that would contain many samples attracted writeln deficiencies
due to duplicate samples. To overcome these issues, the authors propose an e cient
method of interleaving Markov Chain Monte Carlo(MCMC) mutations with reser-
voir resampling. This was especially useful in handling glossy materials as well as
tough lighting in several scenes of a video. This is one of the biggest strengths of
this method since there is no possibility of any sort of bias being interjected into the
process. The authors concluded that important improvements in image quality can
be demonstrated in practical applications when just a single mutation per reservoir
sample in each frame of the sequence was incorporated.

11



2. Related Work

12



3

ReSTIR Algorithm

3.1 Preliminaries

The following equation is the basis of the ray tracing algorithm:

L@&D=/ﬁ@dwaﬂAxhwGaeyWOh»wMu (3.1)

L represents the reflection radiance. Its two parameters y and w mean the light
source point and outgoing radiance direction. p is commonly used to be BSDF, L,
is the emitted radiance, V is the visibility term between x and y, and G is the
geometry term containing inverse squared distance and cosine terms.

Importance sampling(1S) Importance sampling uses the standard Monte Carol sam-
pling method. It estimates an integral by choosing N random samples X; from a
source PDF p(x;) to compute the following equation:

N — i " f(xi) =L
N o POX)

(3.2)

Ideally, we have p(xi) proportional to f(xi) in order to reduce variance.

Multiple Importance Sampling

3.2 Resampled Importance Sampling(RIS)

Resampled Importance Sampling(RIS) was first introduced by Talbot in 2005[11].
It samples approximately proportional to the product of some of the terms. RIS
generates M1 candidate samples X = {Xy, ..., Xm } from a source distribution p that
is sub-optimal. An index z {1,...,M} is randomly chosen from this pool of
candidates with discrete probabilities:

pzX) = — (3.3)

i=1 W(Xi) (<)
13



3. ReSTIR Algorithm

Where p(x) is the target probability density function (PDF) for which no direct
sampling algorithm may exist, a sample y is selected and used to calculate the
1-sample RIS estimator. The 1-sample RIS estimator is computed as follows:

v _ F(y) 1 M )
L e = @ . mjﬂw(xj)) 3.4)

To compute an N-sample RIS (Reservoir Importance Sampling) estimator, the RIS
algorithm is repeated multiple times, and the results are averaged. The N-sample
RIS estimator is defined by the following equation:

nv _ 1N f@y) 1M -
M= 2 (e i 3.

It is seen that the property of RIS method being free from bias is retained when
M =N =1and p,p > 0 at all points where f = 0. Although M and N can
be chosen without restriction, an optimal rate of M/N exists, which depends on
variance and relative cost of p and f. However, they may face some problems
in practice in deciding this rate beforehand. Therefore, the optimum constant of
candidate samples, M, for each of the independent samples y; is usually estimated.
It is noteworthy to mention that N represents the number of datasets and going
forward we will assume N = 1 keeping the explanation simple. However, if N goes
beyond 1, our estimators can be easily expanded with the help of the averaging of N
individual runs where at each run, M independent candidate samples are considered.

In more broad terms, each pixel g in the image has its own integrand function f,, as
well as the target probability density function p,. To give additional attention to this
dependency, as of now onwards we will use subscript notation. Figure 3.1, below,
depicts the pseudo-code for RIS The justification for selecting these parameters is
discussed in the following sub-sections.

3.3 Weighted reservoir sampling(WRYS)

The basic approach of weighted reservoir sampling is to draw an element when
a new value is read and then to use reservoir sampling to draw the other N — 1
values. The fundamental idea of the algorithm is based on Reservoir sampling with
a modification that takes into account the weights of stream elements. In the first,
the algorithm sets up an empty reservoir of size N and, in the second, sequentially
examines every element in the stream. At each time, the algorithm also decides
whether to place the current element in the reservoir in part based on the weight
of the element by comparing it to a random threshold. Such large weights make
those particular elements to be favoured in the sampling process hence increasing
the probability of having a sample that is representative of the distribution towards
which the sampling is being done. The weights and biases of the reservoir are
preserved by changing it whenever selecting an element and then readjusting the

14



3. ReSTIR Algorithm

Algorithm 1: Resampled Importance Sampling.
Input: M, g: number of candidates to generate (M > 1) for pixel q.

d their weights:

Wzum = kWsum + wi
w=uw U fwi}

}. Resample from the candidates:
Compute normali (DF C from weights w
draw random index z = [8, M) using C to sample according to w
y = x[z]
. Return resu
eturn y, Wsum

Figure 3.1: Resampled Importance Sampling

remaining elements in the reservoir account. Procedures of this type ensure that
the last reservoir contains in fact a random sample from the stream while keeping
the relative frequencies of the elements into consideration. In this way, the reservoir
can be managed e ciently while keeping the running sum of weights under check to
ensure that they do not hamper the working of the computer.

P, = |\>|N(Xi)

5 ) (3.6)

The resemblance between the weighted reservoir sampling algorithm and the prob-
ability formula for selecting a random element from a candidate pool derived from
the source PDF in RIS is indeed striking. The pseudo-code for the WRS algorithm
can be found in the paper cited as [12].

15



3. ReSTIR Algorithm

ed Reservolr Sampling

¥ The output sample
Wsum < / The sum
M<-8

function update(xi, wi):
Wsum <- Wsum + wi

} < {wi / Wsum) then

ES[i]jj

Figure 3.2: Weighted reservoir sampling

In the given context, the most suitable algorithm is the WRS algorithm, which
is used by comparing a random number in the interval [0...1] with the weight of
the element, adjusted for its relative weight. This relative weight is defined as the
relative ratio between the weight of the current element and the sum of the weights of
the earlier elements in the weighted structure. Another variable M is also employed
to record the number of samples that were observed up to the current point, which
will be used in the computation of the last estimator X. If the source PDF and
the target PDF are the same, then the current sample is weighed according to the
distribution of the source PDF as previously explained.

3.4 Streaming RIS using reservoir sampling

As stated before, the application of the WRS algorithm to RIS for transforming
it into a streaming algorithm is a straightforward process. The paper provides a
pseudo-code that outlines the steps as follows.

Algorithm 3: Streaming RIS Using Weighted Reservoir Sampling

foreach pixel g in Image do:
5(q), q)

rvoir()
do:

ateSample(q) // Generate a sample xi
wi <- xi) / p(xi) // Compute the importance weight
r.update(xi, wi) // Update the reservoir with the sample and its weight
r.Wsum <- adjustWeight(r.Wsum) // Apply Equation (&) to adjust the

gaul r

function shadePixel(r, g):

~eturn fq(r.y) * r.Wsum // Return the shaded value for pixel g

Figure 3.3: Streaming RIS using reservoir sampling

16
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The algorithm starts by identifying M samples as potential samples. For each of
the samples we calculate their respective weights depending on the source, and the
target Probability Density Functions. Having computed the sample and its weight,
we update the above-mentioned reservoir with the approach given previously. This
is accomplished by cycling through all initial candidates, which are a subset of the
whole list of lights in the direct lighting context. For instance, it is possible to
randomly choose M lights out of total N in the scene for performing the reservoir
updates during the rendition.

In this way, it is possible to update the reservoir using fewer candidates from both
the original and current databases as needed, thus reducing the computational load
without losing the ability to sample representative information about lighting. In
conclusion, these techniques allow RIS to be e ciently turned into a streaming
algorithm, with outstanding results on the render attribute of light sampling.

3.5 Spatiotemporal Reuse

Reservoirs have a significant advantage - they can be integrated with other reservoirs
which in turn means that there is no need to reprocess the input streams as it
is necessary in the case of the filters. This property is important because it can
simply be the process of merging reservoirs even when some elements of the other
stream are not accessible. In the case of merging two reservoirs, we progressively
consider the current sample y as a new sample with its weight Wg,,, and insert it into
the new reservoir. This makes the calculation of a new reservoir in constant time,
thereby, avoiding the iteration of the input elements of the di erent reservoirs. Only
the required reservoirs contain information about their current state because the
algorithm is needed to minimize communication between di erent reservoirs. Here
is the pseudo-code for combining reservoirs described by T. Tesfamichael in [12].

17



3. ReSTIR Algorithm

Blgorithm 4: Combining the Streams of Multiple Reserwvoirs

..» rk} to combine
s equivalent to the concatenated input streams of {rl, r2, ..., rk}

in the input set

nd compute the adjusted weight

ad]usted_ﬂeight‘{— weight * r.Wsum * r.M

// Update the combined joir with the sample and its adjusted weight
s.update(sample, adjus

ep 4: Calculate the total number of samples seen by all reservoirs
-rLl.M+ r2.M + ... + rk.M

5: Adjust the combinec u g m
<- adjustWeight (P r) s. ) Apply Equation (6)

6: Return the combined reservoir

Figure 3.4: Spatiotemporal Reuse

In the outlined algorithm, the process starts with an empty reservoir and requires
the reservoir to collect one element in each step of the process. Sizes of arrays are
then changed for each reservoir that is to be merged; the new composite reservoir
is updated by the current sample of the former reservoir. The weight of the sample
is given by the product of the probabilistic weight of the sample, the number of the
candidate, and the actual branch PDF at the present sample. This can be used to
estimate the level of lighting response corresponding to the current light sample.

Subsequently, the total number of candidates in the current reservoir is obtained by
adding the total number of candidates noticed in all the di erent source reservoirs
under consideration for merger. This aggregation enables candidate samples accu-
mulation from various sources, meaning that a new reservoir will provide an overall
representation within the candidate reservoir.

Since we have residue reservoirs for both the current pixel and neighboring pixels, it
is possible to integrate the two and yield far more positive impacts than using one
reservoir for the current pixel. The method assumes that the values of neighboring
pixels are su ciently similar and that the process of using backward di erences to
estimate the partial derivatives does not introduce significant bias.

While images are commonly constructed as sets of frames and if we are in the area
of video games, for the current pixel, we have the opportunity to use the reservoir of
the previous frame. In such cases it is possible to simply add the current reservoir
to the previous frames reservoir, thereby allowing temporal reuse of the same. This
temporal combination can increase the quality of results and conclusions that are
drawn from the analysis.

This we can achieve by discarding occluded samples for a selected sample y per
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reservoir for each pixel. This occlusion check happen before the spatial and temporal
reuse pass, in order to avoid sharing samples that are occluded with neighboring
pixels. By making this check in advance, we ensure that neighboring pixels have
their reservoirs unaltered from pixels used to calculate them. Below is the pseudo-
code of the whole process as outlined in the paper.

Algorithm 5: RIS with Spatiotemporal Reuse

Input: Image ed buffer co g the previous frame's
Output: The current frame

function

Algorithm 3 to generate initial candidates
r for initial candida

) then
@ // Set weight to @ if the sample is shadowed

p 4: Temporal reuse
1 g in Image

o combine
: Spatial reuse
1 to n do:
tial neighbors
Algorithm 4 to combine
pixel color
servoirs[q], q) // Use Algorithm 3 to compute| the pixel color

: Return the current frame'
voirs

Figure 3.5: ReSTIR

19



3. ReSTIR Algorithm

20



A

Parameters

4.1 Render Parameters

4.1.1 Resolution

This means that the time taken to produce rendering of a scene directly depends
with the resolution the user sets. Specifications like 4K or 8K encompass many
pixels and thus need significantly more processing power than current games for
the creation of each frame. Although not as CPU-intensive as the first test, it is
still explosive on our device with an RTX 3070 GPU, even at 2k. Therefore, as the
primary adjusting factor of resolution, we mainly change it from 1280 * 720 to 1920 *
1080. Consequently, lower resolution rates can display content even quicker because
the program has fewer pixels to analyze. Overall our perception from observation
and records suggest that fps is inversely related to resolution, some of which are
described by the below figures. (Figure 4.1)

29 FPS (34.84 ms/frame)

32 FPS (31.28 ms/frame)
¥ Window

Window Size (?)
1280x720

Figure 4.1: fps under various resolutions
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4. Parameters

4.1.2 Sample Pattern

Sample pattern is for anti-aliasing over multiple frames. The camera jitter is set at
the start of each frame based on the chosen pattern. All render passes should see
the same jitter. Center disables anti-aliasing by always sampling at the center of
the pixel. There are also some other options such as the DirectX sample pattern.
The di erence is shown in figure 4.2.

i 5
31 FPS (32.37 ms/frame) - Ha 33 FPS (30.86 ms/frame)

(a) Center (b) DirectX

Figure 4.2: Sample Patterns

4.2 ReSTIR Parameters

4.2.1 Candidate Samples

The number of candidate samples can be changed to a ect render speed. The more
samples are chosen, the slower the render speed will be.

4.2.2 Shift Mapping Modes

The process of Shift Mapping is a very crucial one which was propounded by Lin
et al.[14]. For Shift Mapping they employ two types of algorithms although the
specific di erence between them has not been clearly identified. The reconnection
shift [22] sets y, = X, to always reconnect at the first indirect vertex. This can work
reasonably well for what are predominantly scenes with di used lighting. ReSTIR
GI [13] implicitly uses this choice but in return, a few heuristics break correctness
for performance. A combination of random connection and reconnection [23] that
puts o the reconnection through a random connection in the event that connect
ability conditions are not met. A variant of this shift mapping is further refined in
ReSTIR PT[14].

Reconnection. [22] Reconnection mode seems to go up the fps rate but the shadow
and the reflection of the whole picture are wrong. As is shown in the figure, it is
evident that the right teapot is fully black, but should have scene resources and
therefore should have been transparent. (Figure 4.3)

RandomReplay. In random replay mode, there is a reduction in speed as compared
to other modes. While this technique is applied, the three-dimensional object casts
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